FINE-TUNING ELECTRODE INFORMATION IN ELECTRICAL
IMPEDANCE TOMOGRAPHY

JEREMI DARDE*, HARRI HAKULA', NUUTTI HYVONEN?, AND STRATOS STABOULISS

Abstract. Electrical impedance tomography is a noninvasive imaging technique for recovering
the admittance distribution inside a body from boundary measurements of current and voltage. In
practice, impedance tomography suffers from inaccurate modelling of the measurement setting: The
exact electrode locations and the shape of the imaged object are not necessarily known precisely. In
this work, we tackle the problem with imperfect electrode information by introducing the Fréchet
derivative of the boundary measurement map of impedance tomography with respect to the electrode
shapes and locations. This enables us to include the fine-tuning of the information on the electrode
positions as a part of a Newton-type output least squares reconstruction algorithm; we demonstrate
that this approach is feasible via a two-dimensional numerical example based on simulated data.
The impedance tomography measurements are modelled by the complete electrode model, which is
in good agreement with real-life electrode measurements.
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1. Introduction. In electrical impedance tomography (EIT), electric current is
conducted into a physical body, the resulting potential is measured on the boundary,
and the obtained data is used to gather information about the conductivity distribu-
tion inside the object of interest. EIT can be used in medical imaging, geophysics,
environmental sciences, nondestructive testing of materials and process tomography;
consult the review articles [2] [4, [36] and the references therein for more details about
the potential applications of EIT.

In mathematical analysis of EIT, it is usually assumed that one can specify the
current density on all of the object boundary and measure the resulting boundary
potential everywhere (cf., e.g., [36]). However, when performing real-world EIT mea-
surements, one can only control the net currents through a finite number of electrodes
and measure the resulting electrode potentials. Currently, the best model for such re-
alistic measurements is the complete electrode model (CEM), which takes into account
electrode shapes and contact impedances at electrode-object interfaces. The CEM is
capable of predicting real-life measurements up to measurement precision [5, [35].

To make matters more complicated, a real-life measurement setting of EIT of-
ten contains more unknowns than the conductivity distribution: The exact electrode
shapes and locations, the contact impedances and the outer boundary shape of the
imaged object are not necessarily known accurately. (As an example, consider a med-
ical application where the body shape and the contact impedances vary from patient
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to patient and the placement of the electrodes cannot always be localized accurately.)
These kinds of inaccuracies are a considerable hindrance for establishing EIT as a
practical imaging modality since it is well known that even slight mismodelling can
quite easily ruin the reconstruction of the conductivity completely [1l B 24], 34] —
especially if difference data, i.e., measurements of the same object at two different
time instances, are not available.

In this work, we pave the way for including the fine-tuning of the information
on the electrode shapes and locations as a part of an iterative Newton-type output
least squares reconstruction algorithm of EIT; see, e.g., [2I], 27, 28] for examples
of Newton-based techniques aiming at the determination of the mere conductivity
distribution in the framework of the CEM. The first step in building such an extended
reconstruction method is to show that the measurement map of the CEM is Fréchet
differentiable with respect to the electrodes, which is what we establish with the
help of techniques stemming from [25, 13} I5]. We want to emphasize, however,
that the standard methodology of shape estimation within EIT does not trivially
generalize to our framework: Most of the existing algorithms consider estimating
shapes of geometric entities lying well within the body, i.e., at a distance from the
outer boundary. This provides workspace inside the object of interest without affecting
the boundary where the measurements are carried out, which in turn allows to express
the needed Fréchet derivatives as boundary values of solutions to elliptic boundary
value problems with source terms located away from the outer boundary (cf., e.g.,
[15, 20]). Here, the needed perturbations of the electrodes affect the measurements
more directly, resulting in distributional boundary sources on the electrodes in the
elliptic problem that defines the corresponding Fréchet derivative.

We justify the need for differentiation with respect to the electrode locations by
introducing, within the Bayesian paradigm [22], a Newton-type output least squares
algorithm that simultaneously reconstructs the internal conductivity distribution and
the electrode locations in a two-dimensional measurement geometry, assuming that the
lengths of the electrodes are known. The functionality of the method is demonstrated
by a numerical experiment based on simulated noisy data. In particular, it is shown
that ignoring the incompleteness of the information on the electrode positions gives
an intolerably bad reconstruction of the conductivity, whereas including the location
search of the electrodes as a part of the algorithm provides almost as good results as
knowing the exact locations to begin with.

We also want to point out that the ability to differentiate the CEM measurement
map with respect to the electrodes will also be useful for other practical purposes:
If one considers including the fine-tuning of the information on the object boundary
shape as a part of an output least squares algorithm, one ends up dealing with per-
turbations of the boundary that also stretch the electrodes, and thus it is natural
to allow the reconstruction method to compensate for such deformations by being
able to independently reshape the electrodes, as well (see [8]). Moreover, our Fréchet
differentiability results should be of aid if the objective is to determine the most in-
formative positions for the available electrodes based on prior information about the
imaged object (cf. [16]).

To put our ideas into perspective, let us survey some earlier studies tackling the
uncertainties in the locations of the electrodes, the contact impedances and the shape
of the object boundary in the framework of EIT. First of all, the idea of simultaneous
localization of the electrodes and reconstruction of the conductivity distribution has
been previously considered in [34], where the authors do not, however, calculate the
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Fréchet derivatives with respect to the electrode locations explicitly but use numer-
ical difference approximations (see [34, (5)]). Moreover, differentiation with respect
to the shapes of the electrodes is not considered in [34]. Similar considerations can
also be found in [16] where optimal experimental design is tackled. Simultaneous re-
construction of the internal conductivity distribution and the contact impedances at
the electrode-object interfaces has been considered in [12, [37] and many other papers
since. On the other hand, the approximation error methodology has been success-
fully employed to obtain reconstructions of the conductivity in case the measurement
setting is modelled inaccurately [30, BI], 32]: The leading idea is to use numerical
simulations together with prior information about the unknown parameters to ap-
proximate and store the statistics of the inaccuracies caused by the mismodelling in
advance. This knowledge is then utilized in handling the modelling errors, essentially,
in the same way as the measurement noise in some Bayesian inversion algorithm (cf.,
e.g., [22]). Another successful approach for coping with an unknown object boundary
was suggested by Kolehmainen, Lassas and Ola in [23]. Their method is based on al-
lowing slightly anisotropic conductivities and on the use of sophisticated mathematical
instruments such as quasiconformal maps and Teichmiiller spaces.

This text is organized as follows. Section [2] introduces the CEM forward model
and Section [3] a general way of perturbing the corresponding electrodes. The main
theoretical results are presented in Section 4l Subsequently, Section [B] considers tech-
nical issues related to perturbation of the CEM measurement setting by a wide class
of diffeomorphisms, and the actual proofs of the main differentiability results can be
found in Section[6l Section[7]contains the numerical experiments. Finally, in Section[§]
we list the concluding remarks.

2. Complete electrode model. Let Q@ C R™, n = 2 or 3, be a bounded domain
and assume that its boundary 952 is an orientable C°*°-manifold. We denote by o: 2 —
C™*™ the electrical admittance distribution of €2 and assume that it satisfies the
following, physically reasonable conditions [2]:

o=0",  Re(o€-€)=al¢f o€ - €| < 2l¢l? (2.1)

for some constants ¢1,¢2 > 0 and for all £ € C™ almost everywhere in €.

Assume that the boundary 9 is partially covered with M € N\ {1} well-
separated, open, bounded and connected electrodes {E,, }*_,, which are identified
with the parts of 92 that they cover. The electrodes are modelled as ideal conductors
and for the sake of simplicity we assume that their boundaries are smooth. The union
of the electrodes is denoted by F = U,, E,, C 99, and the time-harmonic electrode
net currents and voltage patterns by the vectors I = [[,]M_, and U = [U,,]M_; of
CM | respectively, where I,,,,U,, € C correspond to the measurements on the mth
electrode. Due to to the current conservation law, I actually belongs to the subspace
CM c CM consisting of those vectors whose components have vanishing sum. The
contact impedances (cf. [5]) that characterize the thin and highly resistive layers at
the electrode-object interfaces are modelled by z € CM that is assumed to satisfy
Rez; >c>0forj=1,...,M.

According to the CEM [5} 35], the pair (u,U) € H! := (H*() & CM) /C, com-
posed of the electromagnetic potential within 2 and the voltages on the electrodes, is
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the unique solution of the elliptic boundary value problem

V-oVu=0 in Q,

v-oVu=0 on 0N\ E,

U+ zmv-oVu =Up, on E,, m=1,....M, (2.2)
/E v-oVudS = I, m=1,...,M,

for a given electrode current pattern I € CM and with v = v(z) denoting the exterior
unit normal of Q. The definition of H' as a quotient space emphasizes the freedom
in the choice of the ground level of potential; in other words, one can never measure
absolute potentials, only potential differences.

The weak formulation of the CEM forward problem (22 is to find (u,U) € H*
that satisfies [35]

M
B{(w,U),(v,V)} = > L,V  forall (v,V)eH!, (2.3)

where the sesquilinear form B: H! x H! — C is defined by

M

B{(u,U),(v,V)}z QUVu-VEd:zc—i—Zzi : (Up —uw)(Vyy —0)dS.  (2.4)
m=1"" bl

The following proposition states that B is concordant with the natural quotient norm
of H! defined by

. 2 - 2 1/2
1@, V)= it {Jlo = cllf oyt D Vi —e* }
m=1

As the proposition is only a slight modification of [I7, Corollary 2.6], its proof is
omitted.

PROPOSITION 2.1. The sesquilinear form B: H' x H!' — C is bounded and
coercive with respect to the norm |||, that is

|B{(u,U), (0,V)}| < C1ll(u, V) 3] (0, V) |32,
ReB{(v,V),(v,V)} > Ca||(v,V)|3s

for all (u,U), (v, V) € H* and some 0 < Cy,C < oo that can be chosen independently
of the electrode configuration if the electrodes are known to satisfy
min |Ep,| > c (2.5)
1<m<M
for some fixed ¢ > 0.
The unique solvability of ([2:2)) can be proved by combining Proposition 1] and

the obvious boundedness of the antilinear functional on the right-hand side of ([2.3])
with the Lax—Milgram lemma [I7, [35]. This procedure also provides the estimate

(U, u)llar < CJ, (2.6)
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where the constant of continuity C' = C(€, 0, z) can again be chosen independently
of the electrodes if it is assumed that (2.35) holds (cf., e.g., [1T] (2.4)]).

An ideal measurement corresponding to the CEM provides the electrode voltages
U € CM/C for some applied current pattern I € CM. For a given measurement
setting {€), E, 0, 2}, we thus define the measurement operator R: CM — CM /C by

R:IwU. (2.7)

Obviously, R is linear and bounded (cf. (Z2) and (26)), with a constant of con-
tinuity that can be chosen independently of the electrode configuration under the
assumption (2.H).

REMARK 1. The pair (u,U) € H! is referred to as the background solution.
For smooth o, it holds that v-oVu|lg € HY(E), v-oVu|sn € H§/27€(8Q) and u €
H?7¢(Q)/C for all € > 0. Indeed, the first inclusion is a consequence of [11, Lemma
3.1], which in turn means that the other two follow from the properties of the zero
extension in Sobolev spaces [29, Chapter 1, Theorem 11.4] and the regularity theory
for elliptic partial differential equations [29, Chapter 2, Remark 7.2/, respectively.

3. Electrode perturbation. In this section, we will introduce a general way of
perturbing the electrodes {E,, }M_, with the help of C* vector fields living on dE; if
n = 2, you may just think of collections of vectors at the end points of the electrodes.
To this end, we denote by

By = {a € C'(OE,R") | llallcroprm) < d}

the origin-centered open ball of radius d > 0 in the topology of C*(9E,R™). Further-
more, we let By(z) = {z € R" | |z — x| < d} be a standard open ball in R", and for
small enough d > 0 we define

P, : Bd(CL‘) — 00

to be the (nonlinear) projection that maps y € R™, which lies sufficiently close to
x € OF, in the direction of v(x) onto 9Q. To be quite precise, there may be several
points on 0f) satisfying these conditions, and thus we enhance the definition of P, by
requiring that P,x = x and P, is continuous. It is obvious that P, is well defined for
some d = d(2) > 0 that can be chosen independently of 2z € OF due to a compactness
argument.

For a vector field a € B; we define a perturbed set of electrodes, or more precisely
the corresponding boundaries via

OFE;, = {2€0Q| z=Py(z+a(x)) for some x € IE,, }, m=1,...,M.
The following proposition shows that {E2 }M_, really are reasonable electrodes for
small enough d > 0. The assertion is formulated exclusively for n = 3, but the
analogous, slightly simpler result also holds in two dimensions, where the boundary
of an electrode consists of only two points.

PROPOSITION 3.1. There exists d > 0 such that for any a € By the sets OEL
m=1,...,M, are C'-curves bounding well-separated, open, bounded and connected
electrodes E¢ C 00, m =1,..., M. Moreover, the mapping

Fla): x = Py(x + a(x)), OFE — dE":=UM_ 0FE% (3.1)
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is a C-diffeomorphism.

Proof. Fix m € N between 1 and M. Let U C R? be an open set containing
the origin such that there exists a local parametrization ¥(§), & € U, of 9Q in a
neighborhood of ¥(0) = « € OE,,. As a smooth one-dimensional manifold, 0F,, can
be locally given in the form of a smooth unit speed curve {v(s) | s € (=I,1), v(0) = =},
where [ > 0.

Consider a function G: CY(OE,,, R?)x (—1,1)xRxU — R3 defined by the formula

Gla,s,0,8) =(s) + a(y(s)) + av((s)) = I(E). (3-2)

Obviously G is continuously Fréchet differentiable with respect to each of the four
variables. In particular, the derivative of G can be written in the form

G'a,s,0,6) = [+, * v(y(s)), —Ju(9)] (3-3)

where Jy is the Jacobian matrix of the local parametrization ¥ and the symbol *
replaces the entries that are not needed in the following calculations.

We observe from ([B.2]) that G(0) = 0 and define a linear transformation A: R x
R? - R3 by A : (B,w) — Br(x) — Jy(0)w. Since Jy(0): R? — T,00, where T,.00 is
the tangent plane of 9Q at z, is an isomorphism and v(z) L 7,01, we conclude that
A is also an isomorphism. In consequence, the Banach space version of the implicit
function theorem tells us that there exists an open neighborhood of the origin O

V=V xVaxVsxVyCCHIE,,,R?) x (=1,1) x R x U

and continuously Fréchet differentiable functions a: V3 x Vo — R and E Vi x Vo — R2
such that G(a, s,«, &) =0 for (a,s,a, &) € V, if and only if @ = @(a, s) and £ = £(a, s).
Due to the definition of G, it is obvious that the C'-map

Ya i s D(E(a,s)) =(s) + aly(s)) + ala, s)r((s)) (3-4)

provides a local parametrization of 9E;, around P, (z + a(z)) € OE;,. Moreover,
since a(-,-) is continuous and clearly a(0,-) = 0, a straightforward differentiation
shows that |/, (0)| > ¢(d) > 0 for a € By with sufficiently small d > 0. In particular,
as the derivative of v, does not vanish in a neighborhood of the origin, the inverse of
Ya, defined in some neighborhood of P,(x + a(x)) on OE%, . is also a C'-mapping.

By constructing such a local and injective parametrization of OEY, for each
x € OF,,, and then using compactness to build a global, injective and surjective,
parametrization of E}, by glueing together a finite number of such local parametriza-
tions, it follows that OE?, is C'-boundary of an open, bounded and connected elec-
trode E%, and that F[a] is a C'-diffeomorphism between 0F,, and E%, for all a € By
with sufficiently small d > 0. This procedure can be carried out separately for each
m=1,..., M, and finally, by decreasing d > 0 if necessary, it can be concluded that
Es.m=1,...,M, are well-separated. This completes the proof. O

In what follows, we will implicitly assume that d > 0 is small enough for Propo-
sition 3.1] to hold.

4. Main result. In this section, our main results are formulated exclusively for
the three-dimensional case, i.e., for n = 3. This will also be the setting of Sections
and [0l below. We want to emphasize, however, that the two-dimensional case is more
straightforward and can be handled using similar techniques (cf. Section[7]). For the
sake of simplicity we assume that o € C*(Q, C"*") in the following.
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Due to the electrode boundary perturbation introduced in the previous section,
the measurement map of CEM, defined originally by ([2.7]), can be considered as an
operator of two variables, namely

R:(a,1)— Ula], BgxC¥ —cM/c,

where Ula] is the electrode potential component of the solution (u[a],Ula]) € H*
to ([Z.2) when the original electrodes {E,,}M_, are replaced by the perturbed ones
{E}YM_, from Proposition Bl Obviously, R is linear in its second variable but
nonlinear in the first one; in the following, we will give an explicit representation of
the Fréchet derivative of R with respect to the first variable at the origin.

Let us introduce a family of distributions {8,, }M_, ¢ H=1/27¢(9Q), € > 0, defined
through

(O, V)oq = / vds, v e HY?H(00),
OE.,

for m = 1,...,M. Notice that any v € H1/2+€(8Q), e > 0, has a well defined
restriction v|gp € H¢(OF) due to the trace theorem, and thus the definition of the
family {6, }2_, is unambiguous. Moreover, we denote the characteristic function of
E,, C 0Q by xm, m=1,..., M, and the unit exterior normal of JF in the tangent
bundle of 92 by vor. Let us then introduce a new boundary value problem for a
generic interior potential and electrode voltage pair (v, V):

V-oVv=0 in ,
M
1
v-oVuv — Z —((Vm —0)Xm + (ar - Vor)(Unm — u)ém) =0 on 09, (4.1)
m=1""
/ (Vm—v)dS+/ (ar - vor)(Un — u)ds = 0, m=1,...,M,
m OFE

where a, := a — (a - v)v is the tangential component of a € C*(OE,R™) with respect
to 9 and (u,U) = (u[0],U[0]) € H' is the background solution, i.e., the solution of
22) for a given I € CM. It turns out that (I]) has a unique solution (u/[a],U’[a]) in
H'=E = (H'7(Q) & CM) /C with € > 0 — the proof is postponed to Section[fl— and
that the second component of this solution, i.e., U'[a], defines the Fréchet derivative
of R with respect to its first variable, as concretized by the following theorem.

THEOREM 4.1. The measurement operator R : By x CM — CM/C is Fréchet
differentiable with respect to the first variable at the origin, i.e.,

1

lim ——————— ||R[a] — R[0] - R'a o,
a=0 ||a||Cl(8E,1Rn) H [ ] [ ] HE((Cgf,(cM/C)

where the bilinear Fréchet derivative R' : C*(OE,R") x CM — CM /C is defined
through

R :(a,I)— U'[d], (4.2)

with U'[a] being the second component of the solution to ([@Tl).

At first sight it may seem that Theorem [4.1]is not very practical as it defines the
Fréchet derivative of R with the help of a boundary value problem that does not fall
within the framework of H'-based variational theory. In particular, it is not obvious
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how to solve [I]) by standard finite element methods. Fortunately, there exists also
a dual approach for sampling the Fréchet derivative.

COROLLARY 4.2. Let (i,U) € H' be the solution of Z2) for some electrode
current pattern I € CM. Then, for any (a,I) € C*(E,R"™) x CM it holds that

M ~ M 1 ~
(R'(a, ))mIm == — /6 i (ar - vor)(Un — u)(Un — @)ds, (4.3)

m=1 m=1

where (u,U) is the background solution, i.e., the solution of ([Z2)) corresponding to
IecM.

Theorem [£.] and Corollary 2 are the main results of this work. Sections 5l and
below are devoted to proving them and showing that all the related definitions are
unambiguous.

5. Convergence lemmas. In order to analyze the perturbations of the domain
Q needed when proving Theorem [.1] let us introduce some mathematical concepts
following the guidelines in [9]. The space of k times continuously differentiable vector
fields whose partial derivatives of order 0 < j < k vanish at infinity is denoted by
CE(R™ R™); take note that C¥(R™, R") is a Banach space when equipped with the
natural norm (cf. [9, p. 68]). Furthermore, let us introduce the family of diffeomor-
phisms

Fo={F:R">R"|F-id € C§(R",R") and F~' € C*(R",R")},
where id denotes the identity map, and its subfamily
GHQ) = {F e F§ | F(Q) = Q},

where () is as defined in Section The following theorem gives us the freedom to
consider the perturbations of the electrode boundaries introduced in Section [3 as
elements of G1(Q2).

THEOREM 5.1. There exists d > 0 such that for any a € By the map of B.1) can
be extended to be an element of G1(Q), denoted still by Fla], in such a way that

| Fla] —id| 1 mn) < Cllallcrop,rm, (5.1)

for some constant C = C(d, ) > 0 that is independent of a.
Proof. To begin with, notice that it follows straightforwardly from the proof of
Proposition Bl that

| Fla] —id|lcroprm < Cllallcrop,rm (5.2)

for all @ € By, with sufficiently small d > 0, and with C' > 0 that is independent of a.
Indeed, by differentiating G(a, s, @, é) = 0 with respect to s, one easily sees that not
only a&(a, s) is continuously Fréchet differentiable with respect to a for (a, s) € Vi x V3
but the same also holds for the derivative of &(a,s) with respect to s. Hence, the
claim follows from the local parametrization [B4]) of Fl[a], the Lagrange mean value
theorem for Banach spaces, and the fact that &(0, s) is identically zero for s € V5.
With the help of tubular neighborhoods of the electrode boundaries, we extend
Fla] : 9E — OE“ to a C'-mapping Fla] : 9Q — 09 so that (5.2)) continues to hold
with the norm of C'(9E,R™) on the left-hand side replaced by that of C(9€, R"™)
and possibly with some different constant C' > 0, which is still independent of a. By
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using local coordinates on 92 and an argument similar to that on page 78 of [9], it
follows that for a small enough d > 0 the extended Fla] is a C'-diffeomorphism of 9
to itself for any a € By.

To complete the proof, we extend the vector field F[a] —id to an element of
C}(R™,R") so that (5.1 is satisfied for some C' > 0 and all a € B;. Repeating
the argumentation of [0, p. 78] enables us to choose d > 0 small enough so that
Fla] : R® — R™ is bijective and its inverse is continuously differentiable for any
a€ By O

In the remainder of this section, we will analyze the behavior of the CEM when the
electrodes are deformed by a general element of G1(Q); the particular diffeomorphism
of Theorem [5.1] will move into the focus of our attention in Section [ below. To be
more precise, we will perturb the electrode configuration of CEM by F € G'(Q) and
study the corresponding forward solutions parametrized by h = F — id as h tends
to zero in the topology of C}(R™,R"™). We will start by introducing the perturbed
setting and considering related variational problems. Subsequently, we will present a
formal Fréchet derivative of the forward solution with respect to h. Finally, different
ways of approximating such a formal derivative will be considered.

5.1. Perturbation by a general diffeomorphism. Let F' € G!(£2) be arbi-
trary and denote h = F' — id. The forward problem in the corresponding perturbed
measurement setting (cf. ([22)) is to find (u[h], U[h]) € H' that satisfies weakly

V-oVulh] =0 in Q,
v-oVulh]| =0 on 90\ F(E),
ul[h] + zmv - oVu[h] = Up,[h] on F(Ep), m=1,...,M, (5.3)
/ v-oVulh|dS = L, m=1,...,M,
F(Em)

where I € CM is a given electrode net current pattern. In particular, it is assumed that
the conductivity, the contact impedances and the net currents through the electrodes
remain constant under the perturbation F; in effect, F' is just regarded as a tool for
moving and deforming the electrodes.

REMARK 2. Notice that in this section the pair (u[h],U[h]) denotes the solu-
tion to the CEM forward problem when the base electrodes {E,,}M_, are replaced
by {F(En)IM_,, where F = id+h € G(Q), while a similar notation, namely
(ula], Ula]), was used in Section[{] for the solution of the CEM forward problem with
the perturbed electrodes defined by a € By C CH(OE,R™) in the sense of Proposi-
tion[31l In consequence, the functional dependence of (u[-],U[-]) on the variable in
the brackets may vary from one occasion to the next. Be that as it may, the correct
interpretation should be obvious given the context, especially because a always denotes
an element of C1(OE,R™) and h an element of G}(Q) — id.

Let F*: HY(Q) — H'(Q) be the pullback operator defined by F*v = v o F|g; it
is easy to see that F'* is a linear isomorphism. Considering the weak formulation of
E3), cf. (@3], the chain rule and the substitution of variables induced by F lead
easily to the variational equation

M
B N{(F*ulh],UR). (v,V)} = 3 L.V, forall (v,V) € M, (5.4)
m=1
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where B*[h] : H' x H! — C is defined via (cf., e.g., [20])

B*[h]{(w, W), (v,V)} :/ngl(F*a)(Jl}l)TVw~V5 |Jp| dz
Mo
+Y . — [ (Wu—w)(V, —7) [Jac F|dS.

z.
m=1 "™/ Em

Here, Jp is the Jacobian matrix of F', |Jp| is the absolute value of its determinant,
and |Jac F| is the surface Jacobian determinant of the restriction Flgq : 092 — 0.
It follows, e.g., from the unique solvability of (53) that (F*u[h], U[h]) € H' is the
unique solution of (G5A)).

5.2. Formal derivative of (F*u[h],U[h]). Let us next consider how the mod-
ified perturbed solution (F*u[h],U[h]) € H' approaches (u,U) € H' as h €
GHQ) —id c C(R™,R") tends to zero. As a consequence of ([2.3)) and (5.4), the
difference (F*u[h], U[h]) — (u,U) € H' satisfies the relation

B{(F*ulh] = u, U[h] = U), (v, V)}

= /Q (o = |Jp| Jz" (F*o)(Jz1) ")V (F*ulh]) - Voda (5.5)
M
+Y L (Up[h] = F*u[h])) (V. — D) (1 — [Jac F|) dS

m=1 #m J By

for all (v,V) € H!. Our aim is to study the asymptotic behavior of the terms on the
right-hand side of (&.3)) as ||h||c: tends to zero. In what follows, h, = (h|oq - v)v and
hr = hlaq — h, are the normal and tangential components of h|sq, respectively; this
same notation is also used for other vector fields living on 9f).

LEMMA 5.2. Let F =id+h € G'(Q). Then, the equalities

Jpt=1—~Jn, |Jp|=1+V-h, |JacF|=1+Divh,, (F*0)y =0 +h- Vo

hold modulo O(||h||Z.) as h goes to zero in the topology of Cg(R™, R™). Here, I € R™*™
is the identity matriz and Div is the surface divergence operator (cf., e.g., [G,[9]).
Proof. The assertion follows from the material in [25] (13| [14], after noting that the
normal component h,, is of the order O(||h||Z,.) because h|sq is the difference between
two diffeomorphisms on 92 (cf. [26]). O
With (&.5) in mind, we obtain due to Lemma [5.2] that

o—|Jp| I (F*o)(Jp)" = oJ)f + Jho — (h-V+V-h)o+ O (|h]|z:), (5.6)
1—|JacF| = —Divh, + O (||h]|3:), (5.7)

where h - Vo is defined as the matrix (h - Vaij)zjzl. Following the line of reasoning
in, e.g., [I8, Proof of Lemma 3.8], the combination of (&3] and Proposition 2.1] thus
provides us with a preliminary convergence result.

COROLLARY 5.3. Let (u,U) € H! be the background solution and (F*u[h], U[h]) €
H! the unique solution of ([5.4). Then,

I(E*u[h], UR]) = (u, U) |20 < Cl[[|B]| o1 @» 1n) (5.8)

for some C > 0 that can be chosen independently of I € CM and h € GY(Q) — id.
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Motivated by (BH), (58) and (G1), we next consider the functional

A[h](U,V):/ (0Jf + Jwo — (h-V +V-h)o) Vu-Vidz
Q

M
-y ZL/ (U — ) (V' — ) Div h, dS, (5.9)

which depends linearly on h € C§(R™,R"). By using similar techniques as in [I7,
Lemma 2.5], it is easy to see that

(AR} (v, V)| < C(Q, 0, 2) [Pl o1 e oy | (0, V) 01, (5.10)

which, in particular, means that A[h] is a continuous antilinear functional with respect
o (v,V) € H'. Hence, by virtue of the Lax-Milgram lemma, there exists a unique
(w[h], W[h]) € H' such that

B{(w[h],WT[h]), (v,V)} = A[R](v,V) (5.11)

for all (v,V) € H'. The following proposition states, in essence, that this solution is
a first order approximation of the difference (F*u[h], U[h]) — (u,U) € H*' with respect
toh=F —id for F € GY(Q).

PROPOSITION 5.4. Let (u,U) € H' be the background solution, and
(F*u[h],U[h]) € H' and (w[h], W[h]) € H' the unique solutions of (5.4) and (EII),
respectively. Then, the estimate

|(F*ulh] = u, Uh] = U) = (w[h], W [h]) |l < CH|[|Al[En g g

holds with C' > 0 that can be chosen independently of I € CM and h € G1(Q) —id.
Proof. By subtracting (55) and (5I1) and making a few estimates based on the
Schwarz inequality, (5.6) and (E.7), cf., e.g., [I7, Lemma 2.5], one sees that

|B{(F*u[h] = u — w[h],U[h] = U — W[h]), (v, V)}|
< Clhller [(Frulh] = u, U] = Ul [[ (v, V)01
+ IR E I(F ulh], UR]) 30 (v, V) 322
< CIAZ 10, V) 1301, (5.12)

where the second step is due to Corollary 5.3 and (2.6). The claim now follows from
the coercivity of B via the choice (v, V) = (F*ulh] —u—w[h],U[h] —U —WIh]) € H'.
d

5.3. A ‘tangential approximation’ of the formal derivative (w[h], W[h]).
At first glance it may seem as if Proposition [£.4] shows that the mapping G () —id >
h s (F*ulh],U[h]) € H' is Fréchet differentiable at the origin with the corresponding
derivative being defined by the formally linear mapping h — (w[h], W[h]). Unfortu-
nately, this is not the case because G(£2) — id is not itself a linear space. Our first
step toward getting rid of this nuisance is to show that (w[h], W[h]) does not change
significantly if h € G1(Q) — id is replaced by a suitable vector field that is tangential
on 09. (If you take a linear combination of two tangential fields on 9 the result is
still a tangential vector field, but a linear combination of boundary restrictions of two
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elements of G1(Q2) — id is not in general related to any perturbation in G*(Q) — id.)
We start with a simple lemma.

LEMMA 5.5. For any h = F —id with F € G*(Q), there exists a vector field
b= b[h] € C(R™,R") such that

b|8Q = h.,_ and ||h — b”Cl(R",Rn)S CHhHél(Rn,R")’

for some C > 0 that can be chosen independently of h.
Proof. To begin with, we note that a straightforward but tedious calculation in
local coordinates shows that h, = h|gq — h, € C1(0Q, R") satisfies (cf., e.g., [26])

I llcr @) < CllRIE 908 (5.13)

where the constant C' > 0 is independent of h € G'(Q2) —id. We extend h, as a
C¢(R™,R™) vector field to the whole of R™ in such a way that the extension (still)
satisfies (5.13) with the norm of C*(992, R™) on the left-hand side replaced by that of
C}(R™,R™) (cf., e.g., [9, Chapter 7, Section 3.1]). Finally, we set b[h] = h — h,,, which
obviously fulfills the requirements of the lemma. O

Let (w[b], W[b]) € H! be the unique solution of the variational problem

B{(w[b], W), (v,V)} = Alb)(v,V)  for all (v,V) € H', (5.14)

where A[b] is defined in the natural way, i.e., by (B9 after replacing h with b = b[h]
of Lemma The unique solvability of (B.14]) follows from exactly the same line of
reasoning as that of (510]). The following lemma shows, in essence, that the statement
of Proposition 5.4 remains valid if (w[h], W[h]) is replaced by (w[b], W [b]).

LEMMA 5.6. Let (w[h], W[h]), (w[b], W[b]) € H' be the unique solutions of (G.11))
and (BI4), respectively. Then, it holds that

|(wlh], WIR]) = (wlb], WED)ll2e: < CUIIRIEr @ e

where the constant C' > 0 can be chosen independently of I € CM and h € G*(Q) —id.
Proof. Because of the coercivity of B, we have

1(w[h], WA]) = (w[b], W[B])I[3,:
< C|B{(w[h], W[h]) = (w[b], W[b]), (w[h] — w[b], W[h] — W[b])}|
= C|A[R](w[h] = w[b], W[h] = Wb]) — Alb}(w[h] — w[b], W[h] — WT[b])]
< CHJ[h = bller|[(w[R], WR]) = (w[b], W[b])[[ 201
< CHLAE N (wlk], WR]) — (w(b], WB]) |2,

where the second to last inequality follows from the linearity of A[-] and the same
estimates that led to (5.10Q)), and the last step is a consequence of Lemma 5.5 O

5.4. Smooth approximations of (w[b], W[b]). In Section [f, we will show that
after replacing the general diffeomorphism F € G'(Q) in the above analysis by the
one introduced in Proposition B and Theorem 5.1 i.e., by F = F[a] = id + h[a], the
unique solution (u'[a],U’[a]) € H1~¢ of the derivative problem (&I]) can be obtained
by modifying the first component of (w[b], W[b]), where b = b[h[a]], in a suitable
way. This process involves including a directional derivative of the interior potential
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component of the background solution (u,U) = (u[0],U[0]) € H! as an argument of
the sesquilinear form B : H! x H! — C. Unfortunately, according to Remark [ the
derivatives of u are merely in H'~¢(Q), and thus such analysis cannot be carried out
without suitable modifications. For this reason, we introduce a sequence of smooth
approximations for u € H27¢(Q)/C, and subsequently also for (w[b], W[b]) € H!.

Since C*°(01) is dense in H*(9Q) for arbitrary s € R (see e.g., [29]), one may
pick a sequence of smooth and mean-free current patterns { fU }°° C C*°(09) that
converge to v-aVu|gq in H'/27¢(99), € > 0, as j € N tends to infinity (see Remark [I));
observe that v-ocVu|sq also has vanishing mean due to the Gauss divergence theorem.
Let us denote by u(?) € C*>(Q)/C the solution of

V-oVu? =0 in Q  v-oVu? =f9 on 9. (5.15)

It follows from the well posedness of the Neumann problem (.I5), cf. [29, Chapter
2, Remark 7.2], that

lim %) =u  in H>¢(Q)/C. (5.16)

Jj—oo
We denote by (w?) [b], W [b]) € H' the solution of the variational equation
B{(wW ], WD), (v,V)} = A;[b)(v,V)  forall (v,V)eH.  (5.17)

Here, the antlhnear functional A;[b] : H' — C is defined via replacing (u,U) €
H' by (u),U0)) € H! in the expression defining A[b], with UU) € CM/C defined
component-wise as

Uy = |El |(zm/ f(j)dS+/ u(j)dS), m=1,..., M. (5.18)
m E.. E,,

According to the following lemma, as j goes to infinity (w()[b], WU)[b]) tends to
(w[b], W[B).

LEMMA 5.7. The variational problem (5.17) is uniquely solvable in H'. The
corresponding solution (w) [b], W [b]) € H' converges to (w[b], W[b]) in H' asj € N
tends to infinity.

Proof. To begin with, let us consider the connection between U) and U. Inte-
grating the third equation of ([22) over E,, results in

1
Um:—zm/ V-aVudS+/ udS ), m=1,...,M.
IEmI( En E )

m

Thus, it can easily be concluded from (EIJ), (EI6) and the trace theorem that
(u), UW)) converges to (u,U) in H'. On the other hand, the estimate

AB](0, V) = A3B](0, V)| < Cll(w, U) = (@D, UD) g1 [bllos g oy [| (0, V) 342 (5.19)

follows in exactly the same way as (510). Note that (5I9) and the triangle inequality
also show the (uniform) boundedness of the antilinear functional A;[b] : H! — C, as
the boundedness of A[b] : H! — C was, in essence, established already by (5.10).

Now, the unique solvability of (E.IT) follows from the Lax—Milgram lemma. More-
over, by definition

B{((wt], W[t]) = (W], WO ])), (v, V) } = AD)(v, V) = A; b (0, V),
and so the convergence of (w) [b], W) [b]) towards (w[b], [b]) in H' follows from

(5:19) and the coercivity of B via the choice (v, V) = (w[b] —w) [b], W[b] — W [b]) €
H'. O
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6. Proof of the main results. Let a € B; C C1(OE,R"), with d > 0 as in
Theorem[5.1], be a vector field defining the perturbation of the electrode boundaries in
the sense of SectionB] and Fla] € G(Q) the corresponding diffeomorphism guaranteed
by Theorem 51l We denote h = hla] = Fla] — 1d € C}(R",R"), and let b = b[h[d]] €
C}(R™,R™) be the vector field of Lemma corresponding to hfa]. In particular,
on 0N we have b = h;, and on OF it also holds that b = a,; see the proof of
Proposition [3.1]

With the help of (w[b], W[b]) € H' and (w)[b], WW[b]) € H!, as defined in
Sections and [54] respectively, and corresponding to b = b[h[a]], we define the
potentials

Wb = wb] —b-Vu, @D =wPD[b]-b-Vu, j=1,2,..., (6.1)

where /) € C>(Q)/C is as in Section 5.4 By (5.16) and Lemma 5.7, we observe
that

lim (@7 [b], W9 [b]) = (@[b], Wb]) (6.2)

in #'7¢ for any € > 0 (cf. [29, Chapter 1, Proposition 12.1]). In what follows,
we will show that (w[b], W[b]) € H!'~¢ is the unique solution of (@I for a € By.
In particular, the pair (@[b], Wb]) turns out to depend only on a € Bg, not on its
‘extensions’ h = h[a] € G1(Q2) —id and b = b[h[a]] € C}(R™,R™).

THEOREM 6.1. For any a € C*(OE,R™) the boundary value problem I has a
unique solution (u'[a],U’[a]) € H'~%, € > 0. Moreover, if a € By, then this solution
can be given as (u'[a], U'[a]) = (w[b], WTb]).

Proof. (1) Let us tackle the uniqueness first. Take two solutions of ({1l and
abbreviate their difference simply by (v, V) € H'~¢. Due to the linearity of (I, we
have

V-oVv=0 in €,

z X
V-UVU—mZdZ(Vm—v):O on 09, (6.3)
/ (Vin —0)dS =0, m=1,...,M.

m

Since v|pq € H'/?7¢(99Q)/C by the trace theorem, the second and third equalities of
(6.3) imply that v - oVo|sq belongs to L?(9€2) and has zero mean. In consequence,
it follows from [29, Chapter 2, Remark 7.2] that v € H3/2(Q)/C, which means, in
particular, that (v,V) € H!. By solving the second equation of [6.3) for Vi, — v|g,,
and substituting into the third equation, we see that (v,V’) is the solution of the
background problem (Z2]) with I = 0. Hence, the unique solvability of (Z2) tells us
that (v,V) is the zero element of H!, and thus also that of H!~=.

(2) Before proving the existence, we consider what kinds of variational equations
(@D [b], W [b]) € H satisfies. To this end, let ¢ € C°°(Q) and V € CM be arbitrary.
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By (B1) and the definition of (w®)[b], W@ [b]) € H', we have

B{(wW[b W<J’>[b]),(<p,V)}:/(aJ;f+Jba—(b-v+v-b)a)vu<ﬂ‘>-vwx
Q

—/ oV(b-Vu?) . Vedr
Q

—Zz/ (U9 —uD) (V,, — %) Divb dS

m=1
/ (b Vul) (V.. — ) dS.
mlm

Standard vector calculus, the divergence theorem and the fact that b is tangen-
tial on 0N allow us to transform the volume integrals into one boundary inte-

gral (cf., e.g., [20]):

B{(@D[b], WD), (p,V)} = , (v-oVul)) (b VE)dS
M
= Zi/ (U —u) (V,, — %) DivbdsS
]\; 1
s —/ (b-Vu9) (Vo — ) dS.
m=1 m JE,

Furthermore, due to the properties of the surface gradient Grad (cf. [6] [@]), it follows
that

BB WOB), (o)) = [ (v 07l (b- Vp)as (6.4

_i/ (v oVuD) (b- Grad (Vo — 7)) dS

L/ )) (V. — %) Divbds
m=1 #m J B,

<N

-y —/ b Grad(UY) —u?) (V,, — 3) dS.
m=1 Zm Em

Now, the limit (5I6]), the trace theorem, the boundedness of the surface gradient,
say, from H3/27¢(9Q) to [H'/27¢(09)]", and the second and third equation of (ZZ)

straightforwardly yield

M
lim B{(@Y[b], WDb)), (¢ -y i/ Div (b (U = u)(Vim — %))dS
Jj—o0 m—1 Zm E..
N (6.5)
1
Z - /8Em ar - I/aE)(Um — u) (Vm - ga)ds,



16 J. DARDE, H. HAKULA, N. HYVONEN AND S. STABOULIS

where the second step follows from the divergence theorem for surfaces and the fact
that bla] = (h[a])r = ar on OF by the construction.

(3) Let us then prove that (w[b], W[b]) € H1~¢ is a solution of @I if a € By, i.e.,
when hla] = F[a] — id and the corresponding b[h[a]] of Lemma are well defined.
Take note that this is, in fact, enough for proving the existence of a solution to (£1])
for a general a € C*(OE,R™) since the ‘right-hand side’ of (£1]) depends linearly on a.

To tackle the first equality of (L)), let V= 0 and ¢ € C3°(2) be arbitrary.
According to the definition of the sesquilinear form B, the identity (64]) and the
definition of distributional differentiation (cf., e.g., [7]), it holds that

(V- oV [b], 8 = 0. (6.6)

As the elliptic differential operator V - oV: H'7¢(Q)/C — H~17¢(Q) is continuous
for any e that is not a half integer [29, Chapter 1, Proposition 12.1], we may pass the

limit ([62) inside the brackets of (6.6]). Consequently, V - V@[] = 0 is satisfied in
the sense of distributions in €.

Assume still that V' = 0, but this time let ¢ € C*°(Q). The (generalized) Green’s
formula (cf., e.g., [7, p. 382, Corollary 1]) and (6.6)) indicate that

B{(@Y [b), WO]), (¢,0)} = (v - eV [b], B) o

iy - / ~ W) ds.

m=1

Furthermore, according to [29, Chapter 2, Theorem 7.3] the Neumann trace map
v = V- oVu|pq is well-defined and bounded from the closed subspace

{ve H'™4(Q)/C | V-oVv =0} Cc H'¢(Q)/C
to H~'/27¢(99). Hence, ([6.2) and the trace theorem give

lim B{ (J) W(j)[b])7 (%0)} = (v-oVw[b],P)an

j—00
Moy ) B
+ mzzjl il (@[b] — Wi [b]) B dS.
But then again, by (G5 it also holds that
M
Jim B{(@D [, W), (,0)} = mZ: ~ (a7 vom) (U~ ) B gq -

As C®(Q)|aq is dense in H*(9R) for any s € R, this proves that (w[b], W [b]) satisfies
the second equation of [{I]).

Finally, let us take care of the third condition of ([&]). Fix an integer m between
1 and M, define V € CM to be the mth coordinate vector, and choose ¢ = 0. Using
the definition of B, (@3] and (€2), we deduce that

1

— (Win[b] — w[b])dS = —— (ar - Vog)(Up — u)ds. (6.7)
Zm J B, Zm JOE,,

Since m is arbitrary, this shows that (w[b], W[b]) € H'~¢ is a solution to (@I, and

the proof is complete. O
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Finally, it is the time to provide proofs for Theorem 1] and Corollary [£.2}

Proof of Theorem[{.1} To begin with, note that the operator defined by ([.2) is
clearly bilinear as the ‘right-hand’ side of (I]) depends linearly on both a and (u, U),
and the latter also depends linearly on I. Moreover, by Theorem for any I € CM
and a € By we have

| R[a]I — R[0]T — R'(a, I)]|lcm ¢ = |Ula] = U = Wb]||cm /¢
<|Ula] = U = WIh]llcm ¢ + [|W[h] = W[b]|lcm ¢
< O|all3r o gy

where h = hla] = Fla] —id and b = b[h[a]] are given by Theorem 5] and Lemma 5.5
respectively, and the last step follows from the combination of Theorem [5.1l Propo-
sition 54 and Lemma B8 note that Ula] = Ul[h[a]] in the sense of Remark 2l Now,
the assertion follows from the definition of the norm of £L(CM,CM/C). O

Proof of Corollary -3 Let (i,U) € H' and I € CM be as in Corollary B2 and
consider a € By. Due to Theorems [l and [61] the limit (€.2]) and the variational
formulation (Z3]) corresponding to the current pattern I, it holds that

3 In(R (@, 1))m —Jlggoil WO = lim B{(@D [, WOp), @ 0)}. (6.8)

—00
m=1 m=1 J

On the other hand, following the same line of reasoning as in ([G.5) — and approxi-

mating @ by a sequence of smooth functions {¢;} —, we obtain that
lim B{(@D[b], W b)), (@ 0)} / +vor) (Un —u) (U —a)d
Jim {(w 1)), (a, Z o (ar - vop)(Unm — u) (Un — @) ds,

(6.9)
where the right-hand side is well defined since both u|sr and wlgg belong to
H'=¢(0E)/C because of Remark [I] and the trace theorem. As both the left-hand
side of (6:8) and the right-hand side of (6:9) depend linearly on a, the assertion holds,
in fact, for any a € C1(9E,R") and the proof is complete. [J

7. Application to conductivity reconstruction. Let us numerically demon-
strate that the Fréchet derivative of Theorem (Il can be utilized in conductivity
reconstruction by minimizing the error appearing due to the incorrect modelling of
the electrode locations as a part of a reconstruction algorithm. We consider a simple
two-dimensional setting where the object of interest ) is a disk with radius p > 0.
There are M identical electrodes of length A > 0 attached to the boundary 9€). Since
the electrode length is fixed, the electrodes are fully parametrized by the set of their
initial polar angles § € RM (in the counterclockwise direction). The needed forward
solutions of ([2:2) are computed using a finite element method related to a discretiza-
tion of €2 into triangles; in the reconstruction algorithm, we look for conductivities of
the form o = >, or ¢, where {o;} C (0,00) and {4} is a suitable basis correspond-
ing to the elements in question. In all of our computations, the contact impedances
zm =1, m=1,..., M, are assumed to be known, but we note that their estimations
could also be included as a part of the algorithm introduced below (cf. [12], [37]).

In what follows, we outline the ideas behind our reconstruction method, but do not
discuss all details about, e.g., the form of the smoothness prior for the conductivity;
see, e.g., [21], [22] for more information. Our main aim is not so much to compare the
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functionality of our method with reconstruction techniques presented elsewhere, but
to make an ‘internal’ comparison between three cases: (i) the precise locations of the
electrodes are known; (ii) the locations of the electrodes are known inaccurately and
this is not taken into account in the algorithm; (iii) the locations of the electrodes
are known inaccurately, but this information is fine-tuned as a part of the algorithm.
We will demonstrate that (i) and (iii) give comparable results, while the quality of
reconstructions for (ii) is intolerably bad.

7.1. Bayesian inversion. In the Bayesian approach, all quantities are consid-
ered as random variables with some known prior distribution. Combining the in-
formation in the prior with the measurement data, one gets the updated posterior
distribution for the parameters of interest.

Let {I (j)}j]\izl be a basis of RM. The measured voltages are modeled as

VO = U0 (0,0) +9W eRM,  j=1,...,M—1. (7.1)

Here, (u'9)(,0),UY)(0,0)) € H (Q)®RM is the solution of [Z2)) for the net electrode
current pattern 1), the (real) conductivity o and with electrodes parametrized by
their initial angles § € RM (and assumed not to overlap). Notice that we have fixed
the ground level of potential by requiring that U (j)(o, ) has vanishing mean. The
components of the noise vector /) € RM™ are assumed to be independent realizations
of zero mean Gaussian random variables. To simplify the notation, we pile the elec-
trode currents, voltages and noise vector into arrays of length M?2 — M, i.e., employ
the shorthand notations

T — [(1(1))T, o (I(Mfl))T]T7
VY= [(V(l))T, o (V(M—l))T]T,
7.2
n= [(n(l))Tv R (n(Mil))T]T7 ( )
U(,0:7) = (U (0.0)",... (0N (a.0)]".

This allows us to write the measurement model as V = U(0,60;7) + 1 € RM*-M
The discretized conductivity is given a homogeneous Gaussian smoothness prior
with an inverse covariance I'; 1 and a positive homogeneous mean o*; for more details
about the construction of smoothness priors, see [22]. To include the control of elec-
trode information in the Bayesian framework, the initial angles are given a Gaussian
prior density with an equispaced mean (over one rotation) #* € RM and a diagonal
covariance matrix I'y = 721, where v > 0 is the corresponding standard deviation. As
a result, given a measurement V € RM =M of the form (1), a mazimum a posteriori

estimate is obtained as a minimizer of the Tikhonov-type functional
®(0,0) := U(0,6;T) — V)T, (U(0,6;I) — V) 73
+ (o =0T o =)+ 7720 - 0", '

where I',, is the diagonal noise covariance matrix; see [22]. In this work, we do not
pay any attention to the unique solvability of this problem, but just implement a
straightforward Newton-based algorithm for minimizing ®.

7.2. Minimization scheme. Our initial guess for the electrode polar angles
and the conductivity are

6 = g*, o = o*, (7.4)
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respectively, i.e., the mean values of the corresponding prior distributions. You may
think that 8* determines the locations where we tried to attach the electrodes but
failed for some reason, e.g., due to patient movement, and that ¢* corresponds to a
known background conductivity level of the imaged object. We perform the minimiza-
tion of ® by the Gauss—Newton method combined with the golden section line search;
see [10, B3] for details. To this end, both the Jacobian of U(c, 8;Z) with respect to
o and the one with respect to 8 are required. For the computation of the former, we
refer to [2I]. By the dual formula ([@3]), the latter Jacobian can be sampled via trivial
linear algebra (a change of basis) after evaluating the expression

(D (0,0) — UD (0,0)) (D (c,0) — UD (0, 0))

at the end points of the mth electrode for each triplet of indices (j,I,m), 7, =
1,....M —1and m = 1,...,M. (Notice that in our two dimensional setting the
integrals on the right-hand side of (A3 reduce to point evaluations of the respective
integrands at the electrode end points.) In order to compute the Jacobian of U(o, 8;T)
with respect to 8, we need not solve any extra forward problems since at each iteration
step all the pairs (u9)(0,0), U (5,6)), j = 1,..., M — 1, must be computed already
for evaluating the functional ® of ([Z3]).

7.3. Numerical results. The target object for the numerical example has ra-
dius p = 2, M = 16 nonuniformly located electrodes of length A = 7/10 on its
boundary and a smooth internal conductivity distribution of the form

slx) =1+ 26_8‘1_10‘2,

where z¢ = (0.8,0.8); see Figure[[[T[a) for a visualization of the measurement config-
uration. Denoting the jth Euclidean basis vector of RM by e;, we simulate the exact
data U(s, 6; T) using the input current basis 1) = e; —e; €RY,j=1,...,M—1 (and
a considerably different FEM mesh compared to those employed in the reconstruc-
tion algorithm in order to avoid an inverse crime). The actual noisy measurement
realization V is then formed via (1)) by picking a particular noise component n,(,i),
m=1,...,M,j=1,...,M—1, from a zero mean Gaussian distribution with variance

2177(5) 2 2 () R 26)) 2
001U (5, ) +0.001% max UL (5,0) = U7 (<. ), (7.5)

where the relation between U(s,0;Z) and U,(,i)(c, 0) is as in (Z.2). The realization of
the noise vector n € RM* =M jg kept fixed during the numerical tests, in order to
allow a fair comparison between different test cases. For further justification of the
noise model (TH)), see [20], but anyway notice that (5] corresponds to more than
one percent of relative noise.

We assume (a bit unrealistically) to know the covariance of the measurement
noise, i.e., we use the diagonal covariance matrix defined by the noise model (7.0 as
I';, in (Z3). We do not elaborate on the choice of I', in (Z3)) in further detail: it
originates from a smoothness prior built following the material in [22], with the level
of ‘smoothing’ chosen so that the obtained reconstruction for a known measurement
configuration is reasonably good (cf. Figure [T(b)). Since our aim is to (internally)
compare the three cases (i), (ii) and (iii) as explained just before Section [[I], we do
not try optimize the choice of the prior for o, but emphasize that its is the same
throughout the numerical studies. The standard deviation of the prior distribution
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(a) Model object. (b) Known electrode locations.
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Fig. 7.1: Simultaneous reconstruction of the conductivity distribution and the elec-
trode locations compared with results obtained with fixed electrode positions. (See
text for further details.)

for the electrode locations was set to v = 7/16, but the algorithm does not seem to
be very sensitive with respect to this choice. In particular, we did not experience any
overlapping of electrodes due to too low regularization with respect to the electrode
locations. All the needed forward solutions of (2.2)) were approximated by a finite
element method using piecewise quadratic basis functions.

Figure [Tl illustrates the results provided by our algorithm. The target configura-
tion used in the data simulation is shown in Figure [[.I[(a). The reconstruction corre-
sponding to exact knowledge of the electrode locations is depicted in Figure [LT(b); it
was obtained by finding a (local) minimizer for ® of ([3]) with respect to o in the case
that the last term of ® is deleted and 6 is chosen to be the (fixed) value correspond-
ing to the correct electrode locations shown in Figure [[.I(a). The reconstruction in
Figure [[Ilc) was obtained in the same manner, but with the essential difference of
assuming the incorrect equispaced locations 6§ = 6* for the electrodes. It is obvious
that ignoring the incompleteness of the information on the electrode locations results
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in severe artefacts in the conductivity reconstruction close to the object boundary.
Figure [I(d) visualizes simultaneous retrieval of the conductivity distribution and
the electrode locations; this reconstruction corresponds to a (local) minimizer of the
whole Tikhonov functional (T3]) with respect to both o and 6, starting from the ini-
tial guesses (((4]). Comparing Figure [[1(d) with Figure [[T(b) and Figure [[1c), it
is apparent that the simultaneous retrieval of both the conductivity distribution and
the electrode locations results in a qualitatively similar reconstruction as knowing
the exact electrode locations to begin with, and in a far better reconstruction than
altogether ignoring the inaccuracies in the electrode information.

All reconstructions of Figure [[I] were obtained by running the Gauss—Newton
based minimization scheme until a (local) minimum was reached. The algorithm
was applied to a number of different target electrode configurations and conductivity
phantoms (with homogeneous backgrounds), resulting almost always in reconstruc-
tions qualitatively similar to those presented in Figure [l

8. Concluding remarks. We have presented the Fréchet derivative of the mea-
surement map of practical EIT with respect to the electrode shapes and locations
as a part of the solution to a certain elliptic boundary value problem. Through a
two-dimensional numerical study based on simulated data, we have demonstrated
that incorporating the Fréchet derivative into a Newton—type output least squares
reconstruction algorithm in the framework of the CEM of EIT allows simultaneous
reconstruction of the conductivity distribution and the electrode locations.
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